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The optimization problem with interval-valued function
is discussed in this paper. On the basis of the gH-Gâteaux derivative
and the gH-Fréchet derivative proposed by D. Ghosh et al, we study the
optimization conditions for interval-valued optimization problems. Finally,
the necessary conditions for determining the optimal solution point of the
interval-valued function are obtained, and examples are given to illustrate
the correctness of the theorem.
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1. Introduction

T

he theory of interval arithmetic was first systematically introduced by Moore
in 1966, marking the birth of interval analysis [1]. Interval analysis, unlike classical
mathematics which takes point variables as its object of study, is computed on
intervals. It was originally developed on the basis of the theory of computational
error [1, 2], which arises from data errors, truncation errors and rounding errors that
arise during computation [3]. Interval analysis differs from traditional probabilistic
methods in that it attempts to bring the results of the calculation within the required
or given accuracy range [1, 2]. However, in practical problems, it is often necessary
to speculate on the accuracy of the calculation results or to improve the accuracy of
the calculation as much as possible and to reduce the error rate in the calculation
process so as to ensure the accuracy of the calculation results [4, 5]. As the errors
arising from the calculation process are superimposed on each other, they may cause
the calculation results to deviate significantly and lose their meaning. To address
this problem, interval analysis provides a simple method which takes into account the
various errors in the calculation process [1, 2, 6, 7]. Since the 1970s, interval analysis
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has grown exponentially and has been used in a variety of applications, particularly
in dealing with ambiguities and incompleteness in engineering [8, 9, 10, 11, 12].
With the development and progress of the times, more and more scholars are involved in the study of interval analysis and apply it to several aspects[7, 11, 13]. For
example, interval iteration can be used to discuss and study the existence uniqueness
of solutions of nonlinear equations and the convergence of interval iteration sequences
[14, 15, 16, 17, 18]. This method has significant advantages over traditional classical mathematical methods and is not possible with classical point-variable iterative
methods [19, 20]. In addition, interval analysis has been widely used in a number of
applications such as interval interpolation problems [21], linear equation problems
[22, 23], nonlinear programming problems [24], and differential equation problems
[25, 26, 27]. In 2019, Senol et al. [27] proposed a perturbative-iterative algorithm
(PIA) for solving numerical solutions of certain types of fuzzy partial differential
equations (FFPDEs) with generalized Hukuhara derivatives. The convergence of
this method in the solution process is also discussed. The advantage of this method
over other solution methods is that over calculation is eliminated in the process of
solving partial differential equations of fractional order, and the effectiveness of the
method is illustrated and verified with practical arithmetic examples.
Moreover, The interval language, similar to traditional mathematical languages,
can be used directly as a computer language. In most cases, decision information
is often uncertain due to the increasing complexity of the environment and the
inherent subjective ambiguity of the human mind. For example, data in many
practical engineering and economic problems are inaccurate [28]. It is difficult to
quantify their opinions accurately with clear numbers [1, 2]. And interval numbers,
as an important branch of fuzzy numbers, can be used to deal with the uncertainty
and imprecision of information. Therefore, the introduction of interval analysis to
deal with various uncertain phenomena, or ambiguous problems in reality is very
necessary, as well as of practical importance [29, 30, 31]. Solving interval-valued
optimization problems is an important theoretical basis and method for solving
uncertainty in optimization problems [1, 2, 32, 33, 34, 35].
Derivatives are a local property of functions. The essence of derivatives is instantaneous rate of change. The derivative of a function at a point describes its rate of
change near that point. It represents the slope of tangent line at a point in function
curve, instantaneous velocity in physical displacement time relationship, instantaneous acceleration in velocity time relationship, and marginal cost in economy.
Optimization conditions are based on the derivative definitions [36, 37, 38, 39].
The concept of generalized Hukuhara differentiablity is a more general concept than
Hukuhara differentiability [25]. In order to extend the application of generalized
Hukuhara derivative, the definition of sub-derivative is given in [40]. Based on
the above definitions, we introduce the definitions of directional sub-derivative and
partial sub-derivative. Considering the sub-differentiability of interval-valued objective functions, the necessary optimal conditions can be obtained. In the convex
environment, the necessary optimization conditions are also sufficient.
The paper includes four parts. In Section 2, we introduce some basic concepts
which will be used throughout the paper and give new definitions of directional subderivative and partial sub-derivative of interval-valued functions. In Section 3, there
2
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are theorems to explain the optimality conditions of interval-valued functions and
examples to show that LU -minimum points of interval-valued functions. Section 4
shows some conclusions in this paper.
2. Preliminaries
Recently, DGhosh et al. [16] proposed the gH-directional derivative, the gHGâteaux derivative and the gH-Fréchet derivative of interval-valued functions, and
applied them to the characterizations of efficient points of interval-valued optimization problems. In this paper, we present some new theorems related to efficient
solutions based on the original interval number order relationships, and the definition of efficient solutions to interval optimization problems [16], and give some
examples to justify the new theorems. For the sake of convenience, we review some
basic definitions and related conclusions firstly.
Let R be the set of real numbers, I(R) be the set that with all bounded and closed
intervals. The elements of I(R) will be represented by the capital bold letters A, B,
C.
For any two elements A=[a,a], B=[b,b] of I(R), we define the following operations.
The addition of A and B is defined by A ⊕ B=[a+b,a+b];
the multiplication between a real number λ and an interval is denoted by λ A,
which is defined as

[λa, λa] if λ ≥ 0
λ A=
[λa, λa] if λ < 0.
Particularly, if λ = −1, then A ⊕ (−1)

B=A

B=[a-b,a-b].

Definition 2.1 ([16]). For any two elements A, B ∈ I(R), there exists an interval
C belonging to I(R) that satisfies A = B ⊕ C or B = A C. Here, C is called the
gH-difference between A and B, written as C = A gH B.
In particular, if A, B are expressed as A = [a, a], B = [b, b], then
A

gH

B = [min{a − b, a − b}, max{a − b, a − b}].

Definition 2.2 ([16]). For any two elements A = [a, a], B = [b, b] in I(R), the following order relations between A and B can be defined. We re-express the intervals
A and B as
A = [a, a] = {a(t)|a(t) = a + t(a − a), 0 ≤ t ≤ 1},
B = [b, b] = {b(t)|b(t) = b + t(b − b), 0 ≤ t ≤ 1}.
(i) B is said to be dominated by A, if a(t) ≤ b(t) for all t ∈ [0, 1], and then we
write A ≤ B.
(ii) B is said to be strictly dominated by A, if A ≤ B and there exists a t0 ∈ [0, 1]
such that a(t0 ) 6= b(t0 ), and then we write A < B.
(iii) B is said to be not dominated by A, if a(t) > b(t) for at least one t ∈ [0, 1],
and then we write A ≮ B.
(iv) If neither A ≤ B nor B ≤ A, we say that none of A and B are comparable.
Lemma 2.3. For any two elements
A, B of I(R), the following propositions hold.

a≤b
(1) A ≤ B if and only if
a ≤ b.
3
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a<b
a≤b
or
a≤b
a < b.
(3) A ≮ B if and only if a > b or a > b.


a>b
a<b
(4) A and B are not comparable if and only if
or
a<b
a > b.
(2) A < B if and only if

Proof. Since the proofs of (3) and (4) are similar to the proofs of (1) and (2), we
only prove (1) and (2). Let f (t) = a(t) − b(t). Then by Definition 2.2, it is easy to
see that
f (t) = a(t) − b(t)
= (a + t(a − a)) − (b + t(b − b))
= (a − b − (a − b))t + (a − b)
= (1 − t)(a − b) + t(a − b).
(1) Suppose A ≤ B, i.e., a(t) ≤ b(t) for every t ∈ [0, 1]. Then f (t) = a(t)−b(t) ≤ 0
for all t ∈ [0, 1]. Thus we have

a≤b
f (0) = a − b ≤ 0 and f (1) = a − b ≤ 0, i.e.,
a ≤ b.

a≤b
On the contrary, suppose
Then f (t) = a(t) − b(t) ≤ 0 for all t ∈ [0, 1],
a ≤ b.
i.e., a(t) ≤ b(t). Thus A ≤ B.
(2) Assume A < B. Then according to Definition 2.2 (ii), A ≤ B. Thus there is
t0 ∈ [0, 1] such that a(t0 ) 6= b(t0 ). Consequently,

f (t) = (a + t(a − a) − (b + t(b − b)) ≤ 0 for every t ∈ [0, 1],
f (t0 ) = (a + t0 (a − a) − (b + t0 (b − b)) 6= 0 t0 ∈ [0, 1].

a≤b
From (1), since A ≤ B, we get that
If a = b and a = b, then f (t) = 0
a ≤ b.
for all t ∈ [0, 1], but 
it contradictswith f (t0 ) 6= 0. So a = b and a = b do not hold
a≤b
a<b
or
concurrently. Hence
a≤b
a < b.

a<b
On the contrary, suppose
Then we can obviously get that
a ≤ b.
f (0) = a − b < 0 and f (t) ≤ 0 for all t ∈ [0, 1],
which implies that a(0)
 < b(0) and a(t) ≤ b(t) for all t ∈ [0, 1], i.e., A < B.
a≤b
Similarly, suppose
Then it is easy to know
a < b.
f (1) = a − b < 0 and f (t) ≤ 0 for all t ∈ [0, 1],
which implies that a(1) < b(1) and a(t) ≤ b(t) for all t ∈ [0, 1], i.e., A < B.
Lemma 2.4 ([16]). For any two elements A, B in I(R),
(1) A ≤ B if and only if A gH B ≤ 0,
(2) A ≮ B if and only if A gH B ≮ 0.
4
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Proof. Since the proof of (2) is similar to the proof of (1), we only prove (1). Let
A = [a, a], B = [b, b] in I(R) and let A ≤ B. Then from the Lemma 2.3 (1), we
have

a≤b
a ≤ b,
which means a − b ≤ 0 and a − b ≤ 0. Thus by the Definition 2.1 and Lemma 2.3,
we get
A

gH

B = [min{a − b, a − b}, max{a − b, a − b}] ≤ 0.


Definition 2.5 ([16]). Let X be a convex subset of Rn . An interval-valued function
F : X → I(R) is said to be convex on X, if
F(λ1 x + λ2 y) ≤ λ1

F(x) ⊕ λ2

F(y),

for all x, y ∈ X and for all λ1 , λ2 ∈ [0, 1], where λ1 + λ2 = 1.
Definition 2.6 ([16]). Let X be a nonempty subset of Rn and F : X → I(R) be
an interval-valued function. A point x ∈ X is said to be an effective point of an
interval-valued optimization problem:
min F(x),

x∈X

if F(x) ≮ F(x) for all x ∈ X.
Definition 2.7 ([16]). Let F be an interval-valued function on a nonempty subset
X of Rn . If the limit
1
lim+
(F(x + λh) gH F(x))
λ→0 λ
exists, then the limit is said to be gH-directional derivative of F at point x in the
direction h, and it is denoted by FD (x)(h).
Lemma 2.8 ([16]). Let X be an real linear subspace of Rn and F : X → I(R) be
a convex function on X. Then at any x ∈ X, gH-directional derivative FD (x)(h)
exists for every direction h ∈ X.
Definition 2.9 ([16]). Let X ∈ Rn be a nonempty open subset, and F be an
interval-valued function on X. If at x ∈ X, the limit
FY (x)(h) := lim+
λ→0

1
λ

(F(x + λh)

gH F(x))

exists for all h ∈ Rn and FY (x)(h) is a gH-continuous linear interval-valued function
from Rn to I(R), then FY (x)(h) is said be gH-Gâteaux derivative of F at x. If
the function F has gH-Gâteaux derivative at x, then F is said to be gH-Gâteaux
differentiable at x.
5
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3. Main Results
In this section, we will give some new valid solution-related theorems and give
some examples to illustrate their reliability. First of all, we define a new order
relation between intervals.
Definition 3.1. For any two elements
 A = [a, a], B = [b, b] in I(R), B is said to be
a<b
much less than dominated by A, if
and then we write A  B.
a<b
Theorem 3.2. For any two elements A, B in I(R), A  B if and only if
A

gH

B  0.

Proof. Suppose A = [a, a], B = [b, b]. Then by the Definition 3.1, it follows that if
A  B, then we get

a<b
a<b
which means a − b < 0 and a − b < 0. Thus from the Definition 2.1, it is easy to
know
A gH B  0.

Theorem 3.3. Let X be a nonempty subset of Rn , and F : X → I(R) be an intervalvalued function. x is an efficient point for the interval-valued optimization problem
(1). If for any x ∈ X, the gH-directional derivative FD (x)(x − x) of function F
exists at x in the direction x − x, then there is no x ∈ X such that
FD (x)(x − x)  0.
Proof. Let x be an efficient point of the interval optimization problem (1). Then
from Definition 2.6, we get that for every x ∈ X,
F(x + λ(x − x)) ≮ F(x).
According to Lemma 2.4,
F(x + λ(x − x))

gH F(x)

≮ 0.

We re-express the function F(x) as F = [f (x), f (x)]. Thus by Definition 2.1, we
have that
F(x + λ(x − x))

gH F (x)

= [min{f (x + λ(x − x)) − f (x), f (x + λ(x − x)) + f (x)},
max{f (x + λ(x − x)) − f (x), f (x + λ(x − x)) + f (x)}].

So it can be deduced from (3) of Lemma 2.3 that
max{f (x + λ(x − x)) − f (x), f (x + λ(x − x)) + f (x)} > 0.
Since λ > 0, the inequality can be transformed as
1
max{f (x + λ(x − x)) − f (x), f (x + λ(x − x)) + f (x)} > 0.
λ
6
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Hence we have
1
lim
max{f (x + λ(x − x)) − f (x), f (x + λ(x − x)) + f (x)} ≥ 0.
+
λ→0 λ
Therefore there is no x ∈ X such that FD (x)(x − x)  0.



Example 3.4. Consider the interval optimization problem
min F(x),
x∈R

2

2

where F(x) = [x , x + 1]. Then from the Definition 2.1, we get that
F(x + λ(x − x))

gH F (x)

= [min{f (x + λ(x − x)) − f (x), f (x + λ(x − x)) + f (x)},
max{f (x + λ(x − x)) − f (x), f (x + λ(x − x)) + f (x)}]
= [min{(x + λ(x − x))2 − x2 },
max{((x + λ(x − x))2 + 1) − (x2 + 1)}],
= [λ(x − x)(λx + (2 − λ)x), λ(x − x)(λx + (2 − λ)x)].

Thus we have
1
(F(x + λ(x − x)) gH F(x)),
λ
1
= lim+
[λ(x − x)(λx + (2 − λ)x), λ(x − x)(λx + (2 − λ)x)],
λ→0 λ
= lim+ [(x − x)(λx + (2 − λ)x), (x − x)(λx + (2 − λ)x)],

FD (x)(x − x) = lim+
λ→0

λ→0

= [2x(x − x), 2x(x − x)],
= 2x(x − x).
Clearly, x = 0 is an efficient point of this interval optimization problem, and we have
1
λ
1
= lim+
λ→0 λ
= [0, 0]

FD (0)(h) = lim+

(F(0 + λh)

λ→0

gH

F(0))

([λ2 h2 , λ2 h2 + 1]

gH

[0, 1])

≤ [0, 0].
Obviously, there is no x in X such that FD (x)(x − x)  0.
Theorem 3.5. Let X ⊆ Rn be a nonempty real linear subspace, and F be a convex
interval-valued function on X. Then for all x, y ∈ X,
FD (x)(y − x) ≤ F(y)

gH F(x).

Proof. According to Definition 2.1, we get that
F(x + λ(y − x))

gH

F(x) = [f (x + λ(y − x)), f (x + λ(y − x))]

gH

[f (x), f (x)]

= [min{f (x + λ(y − x)) − f (x), f (x + λ(y − x)) − f (x)},
max{f (x + λ(y − x)) − f (x), f (x + λ(y − x)) − f (x)}],
7
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and
(λ

F(y) ⊕ (1 − λ)

F(x))

gH

F(x) = [λf (y) + (1 − λ)f (x), λf (y) + (1 − λ)f (x)]
[f (x), f (x)]

gH

= [min{λf (y) + λ0 f (x) − f (x),
λf (y) + λ0 f (x) − f (x)},
max{λf (y) + λ0 f (x) − f (x),
λf (y) + λ0 f (x) − f (x)}]
= [min{λ(f (y) − f (x)), λ(f (y) − f (x))},
max{λ(f (y) − f (x)), λ(f (y) − f (x))}],
where λ0 = 1 − λ.
Since F is convex on X, we can get that for each x, y ∈ X, λ ∈ [0, 1],
F(x + λ(y − x)) = F(λ(y) + (1 − λ)x)
≤λ

F(y) ⊕ (1 − λ)

F(x).

Then by (1) of Lemma 2.4, we have

f (x + λ(y − x)) ≤ λf (y) + (1 − λ)f (x),
f (x + λ(y − x)) ≤ λf (y) + (1 − λ)f (x).
Thus we get


f (x + λ(y − x)) − f (x) ≤ λf (y) + (1 − λ)f (x) − f (x),
f (x + λ(y − x)) − f (x) ≤ λf (y) + (1 − λ)f (x) − f (x).

Namely,


f (x + λ(y − x)) − f (x) ≤ λ(f (y) − f (x)),
f (x + λ(y − x)) − f (x) ≤ λ(f (y) − f (x)).

So
F(x + λ(y − x))

gH

F(x) ≤ (λ

F(y) ⊕ (1 − λ)

= λ(F(y)

gH

F(x))

gH

F(x)

F(x)),

which implies
1
λ

(F(x + λ(y − x))

gH

F(x)) ≤ F(y)

gH

F(x).

We also know from Lemma 2.8 that for every x, y ∈ X, the directional derivative
FD (x)(y − x) along the direction y − x exists. Hence we have that
FD (x)(y − x) = lim

λ→0+

≤ F(y)

1
λ
gH

(F(x + λ(y − x))

gH

F(x))

F(x).

8
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Example 3.6. Consider the interval-value function F(x) = [0, 1]. Then obviously,
F is convex on Rn . For any x, y ∈ X, let h = y − x ∈ Rn . Then we get
FD (x)(h) = FD (x)(y − x)
1
= lim+
(F (x + λ(y − x))
λ→0 λ
1
= lim
([0, 1] gH [0, 1])
+
λ→0 λ
= 0.

gH F (x))

Thus it can be obtained from Definition 2.7 that the function F is gH-Gâteaux
derivative at each x ∈ X. And it is easy to know that FD (x)(h) ≤ F(y) gH F(x)
for all x in X.
Theorem 3.7. Let F be gH-directional differentiable and convex at x. If there exists
no h ∈ Rn satisfying
FD (x)(h)  0,
then x is an efficient point of F.
Proof. We suppose that there exists an x ∈ Rn such that
F(x)  F(x).
Then from Lemma 3.2, it follows that
F(x)

gH

F(x)  0.

Thus according to Theorem 3.5, we get that
FD (x)(x − x) ≤ F(x)

gH

F(x)  0,

which means
FD (x)(x − x)  0.
This contradicts with the Theorem 3.3, if we let h = x − x.



Example 3.8. Suppose F(x) = [x2 − 5, x2 − 2x], where x ∈ [0, 2]. Then it is easy
to get that x = 0 is an efficient point of F. Obviously, we have
F(λ1 x + λ2 y) = [(λ1 x + λ2 y)2 − 5, (λ1 x + λ2 y)2 − 2(λ1 x + λ2 y)],
λ1

F (x) ⊕ λ2 F (y) = λ1

[x2 − 5, x2 − 2x] ⊕ λ2

[y 2 − 5, y 2 − 2y].

Thus we get
F (λ1 x + λ2 y) ≤ λ1

F (x) ⊕ λ2

F (y)

for all x, y ∈ X and for all λ1 , λ2 ∈ [0, 1], where λ1 + λ2 = 1. So according to the
Definition 2.5, we know F is convex at x. At the same time, by the Lemma 2.8 and
9
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the Definition 2.7, we have F is gH-directional differentiable for every x ∈ X and
1
FD (x)(h) = lim
(F(x + λ(x − x)) gH F(x)),
λ→0+ λ
1
= lim+
{[(x + λh)2 − 5, (x + λh)2 − 2(x + λh)] gH [x2 − 5, x2 − 2x]},
λ→0 λ
1
= lim+
[min{2λhx + λ2 h2 , 2λhx + λ2 h2 − 2λh},
λ→0 λ
max{2λhx + λ2 h2 , 2λhx + λ2 h2 − 2λh}],
= lim [min{2hx + λh2 , 2hx + λh2 − 2λh}, max{2hx + λh2 , 2hx + λh2 − 2λh}],
λ→0+

= [min{2hx, 2hx − 2h}, max{2hx, 2hx − 2h}].
Hence
FD (0)(h) = [min{−2h, 0}, max{−2h, 0}].
Therefore, there is no h ∈ Rn satisfying FD (0)(h)  0.
4. Conclusions
In this paper, we first propose a new interval number order relation based on the
interval number order relation of fuzzy relations. And according to the definition of
the gH-Gâteaux derivative and the gH-Fréchet derivative, the necessary conditions
of interval-valued optimality problem are obtained. These optimality conditions
make it easier to find the optimal solution point of the interval-valued function.
Acknowledgements
The authors would like to thank the referee for his valuable comments. This
work was supported by the National Natural Science Foundations of China (Grant
no. 12171065 and 11671001 and 61901074) and the Science and Technology Research
Program of Chongqing Municipal Education Commission (Grant No. KJQN201900636).
References
[1] R. E. Moore, Interval analysis, Prentice-Hall, Englewood Cliffs, New Jersey 1966.
[2] R. E. Moore, Method and applications of interval analysis, Soc. Ind. Appl. Math, Philadelphia
1979.
[3] P. Diaconis, Numerical analysis. Mcgraw-hill book company 1988.
[4] S. Filin, V. Rogalin, I. Kaplunov and M. Satayev, Creation of aerosolized detergent compositions for cleaning high-precision metal mirrors, Journal of Physics: Conference Series 1658 (1)
(2020) 012013(7pp).
[5] X. Yang and B. Wei, A high-precision electromagnetic technique for modeling and simulation
in inhomogeneous media, Waves in Random Media 30 (1) (2020) 107–117.
[6] G. Alefeld and G. Mayer, Interval analysis: theory and applications, Journal of Computational
& Applied Mathematics 121 (1-2) (2000) 421–464.
[7] P. Vyas, L. Vachhani and K. Sridharan, Interval analysis technique for versatile and parallel
multi-agent collision detection and avoidance, Journal of Intelligent and Robotic Systems 98
(3) (2020) 705–720.
[8] Y. Zhang, X. Wang and J. Zhai, A Fast Support Vector Machine Classification Algorithm
Based on Karush-Kuhn-Tucker Conditions, International Workshop on Rough Sets, Fuzzy
Sets, Data Mining, and Granular-Soft Computing, Springer-Verlag 2009.

10

Jin and Qiu /Ann. Fuzzy Math. Inform. x (202y), No. x, xxx–xxx

[9] Y. C. Zhang, G. S. Hu, F. F. Zhu and J. L. Yu. A New Incremental Learning Support Vector
Machine, IEEE Computer Society 1 (2009) 7-10.
[10] Z. Zarife and M. Sengonul, Some Contributions to Modals Analysis, Thai Journal of Mathematics 12 (1) (2014) 185–194.
[11] A. Hafezalkotob and H. Liao, Interval multimoora method integrating interval Borda rule
and interval best-worst-method-based weighting model: Case study on hybrid Vehicle engine
selection, IEEE Transactions on Cybernetics (2019) 1–13.
[12] H. Bozorgmanesh, M. Hajarian, A. T. Chronopoulos, Interval tensors and their application
in solving multi-linear systems of equations-ScienceDirect, Computers and Mathematics with
Applications 79 (3) (2020) 697–715.
[13] A. R. Mishra, A. Chandel and D. Motwani, Extended MABAC method based on divergence
measures for multi-criteria assessment of programming language with interval-valued intuitionistic fuzzy sets. Granular Computing 5 (1) (2020) 97–117.
[14] J. Kim, C. Minseok, J. G. Lee, K. Hur and S. M. Mostafa, Interval-valued intuitionistic cubic
structures of medial ideals on BCI-algebras, Ann. Fuzzy Math. Inform. 19 (2) (2020) 109–125.
[15] J. Kim, Y. B. Jun, J. G. Lee and K. Hur, Topological structures based on interval-valued sets,
Ann. Fuzzy Math. Inform. 20 (3) (2020) 273–295.
[16] D. Ghosh, R. S. Chauhan, R. Mesiar, and A. K. Debnath, Generalized Hukuhara Gâteaux
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